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Abstract A stochastic frontier production function was
employed to measure technical efficiency and its determinants
in smallholderMalabari goat production units in Kerala, India.
Data were obtained from 100 goat farmers in northern Kerala,
selected using multistage random sampling. The parameters
of the stochastic frontier production function were estimated
using the maximum likelihood method. Cost and return anal-
ysis showed that the major expenditure was feed and fodder,
and veterinary expenses were secondary. The chief returns
were the sale of live animals, milk and manure. Individual
farm technical efficiency ranged from 0.34 to 0.97 with a
mean of 0.88. The study found herd size (number of animal
units) and centre (locality of farm) significantly affected tech-
nical efficiency, but sex of farmer, education, land size and
family size did not. Technical efficiency decreased as herd size
increased; half the units with five or more adult animals had
technical efficiency below 60 %.
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Introduction

The world population of goats is about 921 million, of which
over 90 % are found in developing countries. Asia is home to

about 60 % of the total world goat population and has the
largest goat breed share of 26 % (Devendra 2012). India ranks
second in the world goat population with 14.6 % of the
population. As per Indian livestock census in 2007, Kerala's
share is only 1.23 % in goat population. Yet, goats are a very
reliable source of income in rural areas of Kerala.

Goat production in Kerala is mainly centred on its native
breed, Malabari (or Tellichery), which is reputable for its
high prolificacy, milk yield, excellent growth rate and adapt-
ability to the hot humid conditions prevalent in the state
(Alex and Raghavan 2012). It is named after its place of
origin, the Malabar region of Kerala state. This breed of
goats is a mixed population of Arab Indian goats including
Cutch cross and Tellichery. Malabari goats are medium-
sized, dual-purpose animals with small, slightly twisted
horns and medium-sized ears directed outward and down-
ward (Raghavan et al. 2004). The importance of this valu-
able genetic resource is largely underestimated, and the
extent of its contribution to the livelihood of the poor is
inadequately understood. Investment initiatives on research
and development to improve the relatively low level of goat
productivity often do not match its potential importance.
The All India Co-ordinated Research Project (AICRP) on
goats (Malabari field unit) in Kerala is one of the govern-
ment ventures to improve the production potential of
Malabari goats in terms of growth, milk production and
reproductive traits through selection, and it is working in
this regard for the last 12 years.

In Kerala, goats are usually kept in smallholder farming
systems. These farming systems are characterized by mini-
mal resources in terms of land and capital, low income, poor
food security and informal labour arrangements derived
from family members, with some non-agricultural activities
to supplement household incomes (Kosgey et al. 2006; de
Sherbinin et al. 2008). However, these holdings follow the
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general trend of intensification that has occurred recently in
goat systems in many parts of the world (Bouwman et al.
2005; Morand-Fehr and Lebbie 2004; De Rancourt et al.
2006). Little information, however, is available on the eco-
nomic viability and sustainability of the smallholder system
of goat rearing in Kerala. With this background, this paper
has explored the economics of goat rearing and its efficiency
and identified the determinants of technical efficiency in
Malabari goat rearing in Kerala, and thus evaluates the
scope of commercialization of goat rearing in the present
conditions existing in Kerala.

Materials and methods

Study area and data collection

The study was undertaken in three field centres of AICRP in
goats (Malabari field unit) viz., Thalassery, Badagara and
Tanur, which are located in the northern part of Kerala,
which is the breeding tract of Malabari goats. Baseline
information was collected through surveys of smallholder
farmers participating in three field centres. Farmers were
grouped into five categories in terms of animal units, an
animal unit being defined as one doe and its kids. From this,
a sample of 100 farmers who had been rearing Malabari
goats continuously for more than 2 years was selected
randomly on the basis of probability proportional to the
number of farmers in each category. Data from the selected
farmers, recorded monthly over 3 years, 2007 to 2009, by
trained field recorders, were analysed and are presented in
this paper. The data include production, reproduction, man-
agement, population, feeding, disease, mortality and socio-
economic costs and returns.

Analytical tools

Model

The efficiency of a production unit may be defined by how
effectively it uses variable resources for the purpose of profit
maximization, given the best production technology avail-
able. Technical efficiency refers to the maximum attainable
level of output for a given level of production inputs, con-
sidering the alternative technologies available to the produc-
er. This study measures technical efficiency and identifies
the factors associated with inefficiency, and thus, it iden-
tifies ways to increase output through better use of available
resources in goat production.

The stochastic frontier production function analysis was
used to estimate the coefficients of the parameters of the
production function and also to predict the technical effi-
ciencies of the goat keepers. The production technology of

the farmer was assumed to be specified by the Cobb
Douglas frontier production function which is defined by
Eq. (1):

ln Y ¼ b0 þ bF lnF þ bV lnV þ Vi � Ui ð1Þ

where

Y=return per goat per year (Rs/goat)
F=cost of fodder and feed per year (Rs/goat)
V=cost of veterinary care per year (Rs/goat)
and β=the parameters to be estimated

Maximum likelihood estimation (MLE) techniques were
used to estimate the equation by using the programme
Frontier 4.1 (Coelli 1996).

Determinants of technical efficiency

After analysing the stochastic frontier production function,
the determinants of technical efficiency were identified. The
Vis are random errors that are assumed to be independent
and identically distributed as N(0, σv2)'s random variables.
The Uis are non-negative technical inefficiency effects as-
sociated with the technical efficiency of goat production,
and it captures the variation in output due to sex, family size,
age, educational status and other socio-economic character-
istics that are assumed to be independently distributed
among themselves and between the Vis such that Ui is
defined by truncation of the N(μi, σ

2) distribution where μi
is defined by:

μi ¼ d0 þ
X6

i¼1

djZij ð2Þ

where Z1 represents the sex of the goat keeper (dummied as
1 for female and 0 otherwise), Z2 represents the centre of
AICRP (Malabari field unit) dummied as 1 for Thalassery
and 0 otherwise, Z3 represents dummy variables for educa-
tional status of the farmer, Z4 represents landholding (cent),
Z5 represents the size of the family (in number) and Z6
represents animal units (number). The Zs are included in
the model to indicate their possible influence on the
technical efficiency of the goat rearers. The estimates
of all the parameters of the stochastic frontier produc-
tion function and inefficiency model were contempora-
neously obtained (Battese and Coelli 1995), and these
estimate the variance parameters in terms of σs

2=σ2+σr
2

and γ=σ2/σs
2. Small livestock rearing is considered to

be the primary responsibility of women and children.
These animals are cared for and controlled by women
and contribute to food security for the family
(Deshpande and Sabapara 2010). In the present study,
majority of the goat farmers were females. As goat
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rearing is the sole income source for them, an urge for
maximum profit and higher technical efficiency was
expected. Land is one of the valuable assets in the rural
areas and is considered as proxy and participation in the
decision-making process. So the variable is expected to
have a significant effect. Another factor, family size,
was considered as an alternative for potential household
labour supply, and it represents the essence of animal
husbandry (Zaibet et al. 2004). The educational status
was expected to have a role in technical efficiency on
behalf of the quality of decisions and adoption for
better management practices. Centres of AICRP on
goats (Malabari field unit) can be taken as the locality
where the animal is raised, since there are differences in
herd management and resources available in the three
field centres (Bindu 2006); the centre is also considered
as a factor to understand its effect on technical efficien-
cy of goat keepers. The size of the animal unit, the
measure of farm size, is one of the major determinants
of the financial status of a farmer, which in turn affects
the farmer's ability to adopt modern production prac-
tices. This factor's significant effect can be also used as
an indication for the scope of commercialization of goat
rearing in Kerala.

Results and discussion

Socio-economic status

The important characteristics of farmers in the study area are
summarized in Table 1. Illiteracy is the major hindrance in the
socio-economic development of livestock rearers in India
(Suresh et al. 2008). But as far as Kerala is concerned, this
statement is not true. In our study area, only 3 % goat keepers
were illiterate. Most of the farmers had school-level education
(96 %). Among these, 34 % had lower primary education, and
the rest had either upper primary or high school education.
Only 1 % of goat keepers had college-level education. Land is
one of the major limiting factors for goat rearing in Kerala.
The average landholding size owned by goat keepers was only
947 m2. The highest frequency of herd owners (78 %) were
those having only less than 1,000 m2. It is to be noted that only
2 % of goat keepers owned more than 4,000 m2. This is a clear
indication of limited grazing resources available in Kerala.
The size of the household and the contribution of family
labour largely determine the size of the herd (Verbeek et al.
2007). The average family size was 5.3. More than 50 % of
goat keepers had medium-size families (five to eight mem-
bers). Only 7 % of the goat keepers had a family with more
than eight members. The majority of the goat keepers in the
project area are rearing only one adult and its kids (46 %).
Average herd size was also comparatively lower (2.19).

Cost and returns in goat farming

The economics of goat farming was worked out for different
animal units and has been presented in Table 2. Only vari-
able cost was considered for analysis, since the fixed cost
was heritable from year to year. The imputed value of family
labour was also not included in the analysis. Regarding the
cost of inputs, the study established that feed accounts for
the main cost of goat production followed by veterinary care
as reported by Kipserem et al. (2011). Although grazing is
the main source of feed, which is freely available, many
other supplements, which are rather costly, are necessary for
balancing the diet to meet the nutrient requirements. The
shrinkage of grazing resources as well as mortality and
morbidity losses due to diseases in goats is a heavy burden
for the poor goat keepers, as has been reported earlier by
Komwihangilo et al. (2012). The farmers were found to
depend mostly on the government veterinary clinics for
treatment of animals. The overall annual average variable
cost was calculated to be $66.7/herd. The return over vari-
able cost (net returns/profit) was found to be $198.1, giving
a return of $3.7per month per animal. Maximum returns
were accrued from the sale of live animals followed by sale
of milk and manure. Farmers sold the newly added male
kids at an age of 5 to 10 months every year whereas female

Table 1 Socio-economic status of goat rearers in the northern part of
Kerala

Slno Particulars Percent of the total (%)

1. Education

a. College 1

b. High school 31

c. U. P. school 31

d. L.P. school 34

e. Illiterate 3

2. Landholding (m2)

a. <1,000 78

b. 1,000–2,000 15

c. 2,000–3,000 3

d. 3,000–4,000 2

e. >4,000 2

3. Family size (level)

a. Small (up to 4) 41

b. Medium (5–8) 52

c. Big (>8) 7

4. Herd size

a. 1 animal unit 46

b. 2 animal units 28

c. 3 animal units 11

d. 4 animal units 7

e. >5 animal units 8
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kids were retained for breeding purposes. By virtue of high
fecundity and better productivity, goats assured income to
the rural people with low input cost (Nandi et al 2011).
From Table 2, it is clear that the maximum profit (per
animal) was gained by farmers who reared one doe and its
kids, as was also found by Teufel et al. (1998) in Punjab
(Pakistan). This can be attributed to the low feeding cost as
they were raised mainly on domestic food waste and low
plain grazing. Similarly, Metawi (2011) reported that the
smallholder system was profitable in the economic analysis
compared to transhumant/extensive and semi-intensive pro-
duction systems in Egypt. However, Singh et al. (2009,
2011) reported a higher contribution to the households' total
annual income by large herds, followed by medium and
small herds.

Technical efficiency and its determinants in goat farming

The maximum likelihood estimates of the parameters in the
stochastic frontier model defined by Eqs. (1) and (2) are
given in Table 3. The coefficient in the MLE estimates for
production function was found to be positive and significant
as expected in the case of feed and fodder. This positive and
significant value implies that an increase in fodder and feed
will likely increase the returns of goat farmers. The estimate
for the variance parameter, σ2/σ2s, indicates that the vari-
ance, γ, associated with the inefficacy effect is about 41 %
of the two variances.

The estimated coefficients of inefficiency model are also
recorded in Table 3. Amongst different factors, centre and
animal unit turned out to be significant. The animal unit

Table 2 Cost and returns of goat rearing in Kerala in different animal units ($)

Animal
unit

Number Sale of
milk

Sale
of
manure

Sale
of
animal

Cost
of
concentrate

Veterinary
aid

Total
returns

Total
cost

Net
returns

Net
returns/
month

Net returns/
animal
unit/month

1 36 36.2 19.3 102.1 37.7 3.0 157.6 40.7 116.8 5.9 4.2

2 33 63.8 27.7 172.4 65.7 5.0 264.0 70.6 193.4 9.3 3.9

3 16 54.5 31.0 227.2 74.9 5.9 312.7 80.8 231.9 10.7 3.1

4 7 65.2 35.2 319.3 66.3 7.3 419.8 73.6 346.2 15.4 3.4

5 and
above

8 103.7 55.0 361.6 127.3 6.4 520.3 133.7 386.6 17.2 2.2

Total 100 55.7 27.9 181.3 62.1 4.7 264.9 66.7 198.1 9.4 3.7

Table 3 Maximum likelihood estimates for parameters of stochastic frontier model for goat rearers in Kerala

Variable Coefficient Standard error t ratio

Production function

Constant 6.54a 0.59 11.14

Fodder and feed (Rs) 0.18b 0.07 2.58

Veterinary care (Rs) 0.08 0.07 1.11

Inefficiency model

Constant −1.12b 0.45 −2.49

Sex −0.11 0.24 −0.46

Centre −0.88a 0.28 −3.17

Education 0.02 0.03 0.71

Land −0.00 0.01 −0.50

Family size −0.05 0.05 −1.17

Animal unit 0.53a 0.14 3.82

Variance parameters

Total parameters 0.14a 0.04 3.70

Gamma 0.41b 0.16 2.56

Log likelihood function −22.39

LR 30.56

Average technical efficiency 0.88

a Significant at 1 % level
b Significant at 5 % level
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factor turned to be positive, which indicates that the farmers
with more animal units are more inefficient than others. This
is because of the effective utilization of the available re-
sources for attaining maximum profit. One-animal-unit pro-
ducers mostly depend on household waste (particularly rice
gruel water), leaves and grazing for raising their animals.
But as the number of animal units goes on increasing, they
have to depend on other sources of feed and fodder like
concentrates which are commercially available at a higher
cost. Available grazing land is also limited in Kerala, and
day by day, it is shrinking. Due to these reasons, the profit
decreases as the animal unit increases as evidenced by
Tables 2 and 3. The trend of intensification of goat rearing
in Kerala constitutes a medium- or long-term risk for these
farms which are uncompetitive due to their location and
production characteristics, for as they intensify their produc-
tion systems, they also increase their dependence on exter-
nal resources, thereby limiting their sustainability over time
as reported earlier by Gaspar et al. (2011) in the Villuercas-
Ibores area in SW Spain. But in other parts of India like
Maharashtra, Madhya Pradesh, Bihar and Uttar Pradesh,
commercialization is prominent due to the relatively better
grazing resources (Kumar and Pant 2003; Kumar 2007).
The positive coefficient for the centre indicates that farmers
in Thalassery are more efficient than those of other centres.
This may be due to the better management practices they
adopted in goat rearing. They fetch more money due to their
better performance and bargaining power in that area.

However, the coefficients of sex, education, land size and
family size are all statistically insignificant, indicating no
relationship between these variables and technical efficiency
in goat production in the study area as reported by Kumar
(2012). Contrary to this, Ogunniyi (2010) had earlier
reported that years of establishment, years of education
and feeding frequency have significant impacts on econom-
ic inefficiency of sheep and goat production in Nigeria.

Distribution of technical efficiency

The technical efficiency was found to vary widely across
different farming units: it ranged from 0.34 to 0.97 with a
mean value of 0.88 indicating farmers are fairly efficient in
producing a pre-determined quantity of goat at a minimum
cost for a given level of technology. Economic efficiencies
range more widely; between 0.166 and 0.954 had earlier
been reported for sheep and goat production in Ekiti State,
Nigeria (Ogunniyi 2010). The highest mean efficiency was
obtained by farmers with one animal unit (0.95) and the
least by farmers with five and above animal units (0.65). For
a better indication of distribution of technical efficiencies in
different categories of farmers based on animal units, fre-
quency distribution of technical efficiency within a range of
0.05 was prepared, and this has been presented in Table 4.
The overall highest technical efficiency (39 %) was in the
category of 90 to 95 %, followed by above 95 % (27 %).
Even though only 7 % of the total farmers had technical
efficiency less than 60, 50 % of the goat farmers having five
or more adult animals were below 60 % technically
efficient.

Conclusion

The study examined the technical efficiency of Malabari
goat production in three field centres of AICRP in goats
(Malabari Field Unit) in northern Kerala. Findings from the
study showed goat production was profitable in the study
area as depicted by the net returns per animal per month of
$3.7. The study also confirmed that feed cost accounted for
the major share of production cost. Individual levels of
technical efficiency range between 0.34 and 0.97 with a
mean value of 0.88, suggesting that opportunities still exist
for increasing productivity and income of goat farmers in

Table 4 Distribution of farmers by level of technical efficiency in different animal units (percent)

Technical efficiency category Animal units Overall

1 2 3 4 5 and above

Below 60 0.0 0.0 11.8 16.7 50.0 7.0

60–65 0.0 0.0 0.0 0.0 0.0 0.0

65–70 0.0 0.0 5.9 16.7 12.5 3.0

70–75 0.0 0.0 11.8 0.0 0.0 2.0

75–80 0.0 6.1 11.8 0.0 25.0 6.0

80–85 0.0 0.0 11.8 0.0 0.0 2.0

85–90 0.0 33.3 0.0 33.3 12.5 14.0

90–95 52.8 30.3 47.1 33.3 0.0 39.0

Above 95 47.2 30.3 0.0 0.0 0.0 27.0

Total farmers 36.0 33.0 16.0 7.0 8.0 100.0
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the state by increasing the efficiency. The inefficiency mod-
el showed that important factors directly related to technical
efficiency are farm size (animal unit) and centre (locality in
which the animal was raised) while no significant relation-
ship was found between technical efficiency and sex, edu-
cation, land size and family size. It has been established that
a greater number of adult animals will reduce their technical
efficiency as well as the returns per animal. Raising one or
two goats without much labour involvement and cost will
provide an additional source of income for the rural people,
particularly to women. So from this study, it can be con-
cluded that the scope of commercialization in goat rearing is
limited given the prevailing socio-economic scenario of
Kerala.

References

Alex, R. and Raghavan, K.C. 2012. Selection indices for genetic
improvement of Malabari goats. Indian Veterinary Journal, 89,
21-24

Battese, G.E., Coelli, T.J. 1995. A model for technical inefficiency
effects in a stochastic frontier production function for panel data.
Empirical Economics, 20, 325-332

Bindu, K.A. 2006. Study of genetic variability of Malabari goats
(Capra hircus) utilizing biochemical and immunological markers,
(Unpublished Ph.D Thesis, Kerala Agricultural University,
Thrissur)

Bouwman, A.F., Van der Hoek, K.W., Eickhout, B., Soenario, I., 2005.
Exploring changes in world ruminant production systems. Agri-
cultural Systems, 84, 121–153

Coelli, T.J. 1996. A guide to Frontier Version4.1: A computer
programme for stochastic frontier production and cost function
estimation (Department of Econometrics, University of New
England, Armidale)

De Rancourt, M., Fois, N., Lavín, M.P., Tchakérian, E., Vallerand, F.,
2006. Mediterranean sheep and goats production: an uncertain
future. Small Ruminant Research, 62, 167–179

de Sherbinin, A. VanWey, L.K., McSweeny, K., Agarwal, R., Barbieri,
A., Henry, S., Hunter, L.M., Twine, W., Walker, R. 2008. Rural
household demographics, livelihoods and the environment.
Global Environmental Change, 18, 38-53

Deshpande, S.B. and Sabapara, G.P. 2010. Involvement of women in
surti goat rearing. Indian Journal of Animal Research, 44, 64 - 66

Devendra, C. 2012. Dairy Goats in Asia: Multifunctional Relevance
and Contribution to Food and Nutrition Security. In: Raseedee,
A., Omar, A. A., Rajion M.A. A., Alimon, A.R., Liang, J.B., Haw,
A.K.. (eds) Proceedings of the 1st Asia Dairy Goat Conference,
Kuala Lumpur, Malaysia. 2012 (University Putra Malaysia and
The Food and Agricultural Organization of the United Nations
Publication), 1–6.

Gaspar, P., Escribano, A.J., Mesíasc, F.J., Escribano, M. A., Pulido,
F.2011. Goat systems of Villuercas-Ibores area in SW Spain:

Problems and perspectives of traditional farming systems. Small
Ruminant Research, 97, 1-11

Kipserem, J., Sulo, T., Chepng’eno, W. and Korir, M.2011. Analysis of
factors affecting dairy goat farming in Keiyo North and Keiyo
South Districts of Kenya. Journal of Development and Agricul-
tural Economics, 3, 555-560

Komwihangilo, D.M., Jackson, M., Munishi, Y. and Liheta, B. S.
A.2012. Situational analysis of smallholder goat production and
marketing in Central Tanzania point towards the establishment of
farmers' groups. Journal of Agricultural Extension and Rural
Development 4, 356-364

Kosgey, I.S., Baker, R.L., Udo, H.M.J., van Arendonk, J.A.M., 2006.
Successes and failures of small ruminant breeding programs in the
tropics: a review. Small Ruminant Research, 61, 13–28

Kumar, A. 2012. Technical efficiency in milk production in Indo-
Gangetic plain of India: status and determinants. Indian Journal
of Animal Sciences 82, 84-88

Kumar, S. 2007. Commercial goat farming in India: An emerging
agribusiness opportunity. Agricultural Economics Research Re-
view, 20, 503-520

Kumar S., Pant, K.P. 2003. Development Perspective of goat rearing in
India: Status, Issues and Strategies. Indian Journal of Agricultural
Economics, 58, 752-767

Metawi, H.R.M. 2011. Economic sustainability of goat production
under different production systems in Egypt. Options
Méditerranéennes, A no. 100, 185-190

Morand-Fehr, P., Lebbie, S.H.B., 2004. Proposals for improving the
research efficiency in goats. Small Ruminant Research,51, 145–153

Nandi, D., Roy, S., Bera, S., Kesh, S. S. and Samanta, A. K. 2011. The
rearing system of Black Bengal Goat and their farmers in West
Bengal, India. Veterinary World, 4, 254-257

Ogunniyi, L.T. (2010) Factors influencing the economic efficiency of
goat production in Ogbomoso agricultural zone, Oyo state, Nige-
ria. Animal Research International 7(1), 1129 – 1133

Raghavan, K.C., Raja, T.V., Sasikanth, V. 2004. Malabari goats. Pro-
ceedings of seminar on Goat genome. April 5–6, 2004. (eds.
Jindal, S.K., Rout, P.K., Mandal, A. and Sharma, D.K.) (Central
Institute for Research on Goats. Makhdoom), 101–104

Singh, P., Dixit, S.P., Singh, P.K.,, Tajane, K. R., Singh, G. and
Ahlawat, S.P.S. 2009. Economics of goat farming under tradition-
al low input production system in north Gujarat region of India.
Indian Journal of Animal Sciences 79: 948–951

Singh, S.P., Singh, A. K. and Prasad, R. 2011. Economics of Goat
Farming in Agra District of Uttar Pradesh. Indian Research Jour-
nal of Extension Education 11,37-40

Suresh, A., Gupta, D.C., Mann, J.S. 2008. Returns and Economic Effi-
ciency of Sheep Farming in Semi-arid Regions: A Study in Rajas-
than. Agricultural Economics Research Review, 21, 227-234

Teufel, N., Kuettner, K., Gall, C.1998. Contribution of goat husbandry
to household income in the Punjab (Pakistan): A Review. Small
Ruminant Research, 28, 101-107

Verbeek, E., Kanis, E., Bett, R. C. and Kosgey, I. S. 2007. Socio-
economic factors influencing small ruminant breeding in Kenya.
Livestock Research for Rural Development. Volume 19, Article
#77. Retrieved October 27, 2012, from http://www.lrrd.org/
lrrd19/6/verb19077.htm

Zaibet, L., Dharmapala, P.S., Boughanmi, H., Mahgoub, O and Al-
Marshudi, A. 2004. Social changes, economic performance and
development: the case of goat production in Oman. Small Rumi-
nant Research,54,131-140

1668 Trop Anim Health Prod (2013) 45:1663–1668

http://www.lrrd.org/lrrd19/6/verb19077.htm
http://www.lrrd.org/lrrd19/6/verb19077.htm


Reproduced with permission of the copyright owner. Further reproduction prohibited without
permission.


	c.11250_2013_Article_411.pdf
	Returns and determinants of technical efficiency in small-scale Malabari goat production units in Kerala, India
	Abstract
	Introduction
	Materials and methods
	Study area and data collection
	Analytical tools
	Model

	Determinants of technical efficiency

	Results and discussion
	Socio-economic status
	Cost and returns in goat farming
	Technical efficiency and its determinants in goat farming
	Distribution of technical efficiency

	Conclusion
	References



